
Image filtering

T
f g

• Roughly speaking, replace image value at 𝑥 with some 
function of values in its spatial neighborhood 𝑁(𝑥):

𝑔(𝑥) 	= 	𝑇(𝑓(𝑁(𝑥)))

• Examples: smoothing, sharpening, edge detection, etc.



Image filtering



Topics:
• Movie I (this)

• Linear filtering and convolution
• Some properties, examples

• Movie II:
• Denoising using linear filtering
• Denoising with a non-linear filter

• Movie III:
• Filtering as pattern detection
• Finding derivatives with filters



• Let’s slide a fixed-size window 
over the image and perform the 
same simple computation at each 
window location

• Example use case: how do we 
reduce image noise?
• Let’s take the average of pixel 

values in each window
• More generally, we can take a 

weighted sum where the weights are 
given by a filter kernel

Sliding window operations





Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

Filter Output

=∗

Adapted from D. Fouhey and J. Johnson

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11

Output

𝑂11	 = 	𝐼11 % 𝑓11	 + 	𝐼12 % 𝑓12 + 	𝐼13 % 𝑓13 +	…	+ 	𝐼33 % 𝑓33

=∗

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12

Output

=∗

𝑂12	 = 	𝐼12 % 𝑓11	 + 	𝐼13 % 𝑓12 + 	𝐼14 % 𝑓13 +	…	+ 	𝐼34 % 𝑓33

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13

Output

=∗

𝑂13	 = 	𝐼13 % 𝑓11	 + 	𝐼14 % 𝑓12 + 	𝐼15 % 𝑓13 +	…	+ 	𝐼35 % 𝑓33

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13 𝑂14

Output

=∗

𝑂14	 = 	𝐼14 % 𝑓11	 + 	𝐼15 % 𝑓12 + 	𝐼16 % 𝑓13 +	…	+ 	𝐼36 % 𝑓33

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13

𝑂21

𝑂14

Output

=∗

𝑂21	 = 	𝐼21 % 𝑓11	 + 	𝐼22 % 𝑓12 + 	𝐼23 % 𝑓13 +	…	+ 	𝐼43 % 𝑓33

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13

𝑂21

𝑂14

Output

=∗

𝑂22	 = 	𝐼22 % 𝑓11	 + 	𝐼23 % 𝑓12 + 	𝐼24 % 𝑓13 +	…	+ 	𝐼44 % 𝑓33

𝑂22

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13

𝑂21

𝑂14

Output

=∗

𝑂23	 = 	𝐼23 % 𝑓11	 + 	𝐼24 % 𝑓12 + 	𝐼25 % 𝑓13 +	…	+ 	𝐼45 % 𝑓33

𝑂22 𝑂23

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Applying a linear filter

𝐼11 𝐼12 𝐼13

𝐼21 𝐼22 𝐼23

𝐼31 𝐼32 𝐼33

𝐼14 𝐼15 𝐼16

𝐼24 𝐼25 𝐼26

𝐼34 𝐼35 𝐼36

𝐼41 𝐼42 𝐼43

𝐼51 𝐼52 𝐼53

𝐼44 𝐼45 𝐼46

𝐼54 𝐼55 𝐼56

Input Filter

𝑂11 𝑂12 𝑂13

𝑂21 𝑂22 𝑂23

𝑂31 𝑂32 𝑂33

𝑂14

𝑂24

𝑂34

Output

=∗

Adapted from D. Fouhey and J. Johnson

𝑓11 𝑓12 𝑓13

𝑓21 𝑓22 𝑓23

𝑓31 𝑓32 𝑓33

What filter values should we use to 
find the average in a 3×3 window?

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Convolution



Filtering



Note: Filtering vs. “convolution”
• In classical signal processing terminology, convolution is 

filtering with a flipped kernel, and filtering with an upright 
kernel is known as cross-correlation
• Check convention of filtering function you plan to use!

Filtering or “cross-correlation”
(Kernel in original orientation)

“Convolution”
(Kernel flipped in x and y)

Adapted from D. Fouhey and J. Johnson

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf




Practical details: Dealing with edges
• To control the size of the output, we need to use padding
• What values should we pad the image with?

• Zero pad (or clip filter) 
• Wrap around
• Copy edge
• Reflect across edge

Source: S. Marschner





Properties: Linearity

𝐼 ∗ 𝑓1 + 𝑓2 = 	𝐼 ∗ 𝑓1	 + 	𝐼 ∗ 𝑓2

= ∗+∗ ( ) =

Adapted from D. Fouhey and J. Johnson

== ++∗ ∗

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


Properties: Shift-invariance

∗ =

∗ =

(shift 𝐼 ∗ 𝑓) 	= 	shift(	(𝐼(∗ 𝑓))

(𝐼 ∗ 𝑓)

(shift 𝐼 ∗ 𝑓)
Adapted from D. Fouhey 
and J. Johnson

https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf
https://web.eecs.umich.edu/~justincj/slides/eecs442/WI2021/442_WI2021_filtering.pdf


More linear filtering properties
• Commutativity: 𝑓	 ∗ 𝑔	 = 	𝑔	 ∗ 𝑓

• For infinite signals, no difference between filter and signal
• Associativity: 𝑓	 ∗ 𝑔	 ∗ 	ℎ = 𝑓	 ∗ 𝑔 ∗ ℎ

• Convolving several filters one after another is equivalent to 
convolving with one combined filter: 

𝑔	 ∗ 𝑓1 ∗ 𝑓2 ∗ 𝑓3 = 𝑔	 ∗ 	 (𝑓1	 ∗ 𝑓2	 ∗ 𝑓3)

• Identity: for unit impulse 𝑒, 𝑓	 ∗ 	𝑒	 = 𝑓



Practice with linear filters

000
010
000

Original

?

Source: D. Lowe



Practice with linear filters

000
010
000

Original Filtered 
(no change)

One surrounded 
by zeros is the 

identity filter

Source: D. Lowe



Practice with linear filters

000
100
000

Original

?

Source: D. Lowe



Practice with linear filters

000
100
000

Original Shifted left
By one pixel

Source: D. Lowe



Practice with linear filters

Original

?
111
111
111

Source: D. Lowe



Practice with linear filters

Original

111
111
111

Blur (with a
box filter)

Source: D. Lowe



Practice with linear filters

111
111
111

000
020
000 - ?

Original

Source: D. Lowe



Practice with linear filters

111
111
111

000
020
000 -

Original
Sharpening filter: 

Accentuates differences 
with local average

(Note that filter sums to 1)

Source: D. Lowe

Sharpened



Sharpening

Source: D. Lowe



Sharpening

–

Original Smoothed Detail

Original Detail Sharpened

=

=+	

Source: 
S. Gupta


